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USING THE EXTENDED FINITE ELEMENT METHOD FOR
KEYHOLE-BASED WELDING PROCESSES

M. JAHN AND J. MONTALVO-URQUIZO

ABSTRACT. This article addresses the modeling and simulation of keyhole-based welding pro-
cesses using the eXtended finite element method with multiple indicator function. The welding
process is modeled by the heat equation where the keyhole geometry and the interface sepa-
rating molten and solid area are both represented by level set functions. The keyhole shape is
computed by an analytical approach based on the idea of Kaplan and remains constant during
the process. In contrast to this, the solid-liquid interface is considered as free boundary whose
evolution is described by the two-phase Stefan problem. The coupled problem including two
discontinuities is solved using miXFEM, an extended finite element method implemented within
the FEniCS framework. Numerical results are compared to experimental data for different
materials.d.

1. INTRODUCTION

In modern engineering, processes with time-dependent discontinuities are very common. One
example of such processes is welding of metals, where two or more materials are joined. The
process consists of the melting and solidification of material around the so-called welding line
and there are different welding methods available depending on the application. In this article,
we consider keyhole-based welding which is commonly used in the automotive and aeronautic
industries, among many others.

In keyhole-based welding, a focused laser beam is used as heat source to generate the melting
of material that forms the weld seam after solidification. A characteristic feature of laser based
welding is that, for a sufficiently high intensity of the laser beam, a narrow and long vapor channel
is formed in the material after a very short unstable period. Furthermore, if the laser beam is
translated along the welding line, this vapor channel, called keyhole accompanies its motion, see
Figure 1.1. While keyhole-based welding processes are already fit for mass production, there is
still need for simulating these process e.g. in order to optimize the weld seam and, hence, the
resulting product.

It is well known that inhomogeneous heating cause strong mechanical effects that dominate
the welding results in terms of final distortion and residual stresses around the weld seams (cf.
e.g. [28,34]). The shape of the keyhole is responsible for the formation of the liquid melt pool
and the inhomogeneous distribution in the temperature field obtained during welding. This is
the reason for the high interest on a detailed analysis of its shape and effects.
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F1GURE 1.1. Schematic laser welding process, side and top views.
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For the simulation of keyhole-based welding processes in this article,the keyhole geometry is
computed and used as a boundary condition for the heat equation. Models for computing the
keyhole shape exist in many different levels of complexity, going from simple line sources [36] to
rather complex models which compute accurate keyhole evolution, as the ones presented in [10].
The probably most common approach to simulate welding processes goes back to [14] and is
based on approximating the heat source by a double ellipsoidal geometry. Although the use of
this ellipsoidal shapes works well for many welding cases, the welding based on a laser as heat
source is mostly determined by the narrow shape of the keyhole, which cannot be approximated
using these ellipses.

From a numerical point of view, the modeling and simulation of problems like keyhole welding
are very interesting since the keyhole and the solid-liquid phase boundary induce two (arbitrarily)
moving physical discontinuities. A flexible method, which has proven to be very suitable for
the simulation of such problems, is the extended finite element method (XFEM), see e.g. [12]
for an overview. The basic idea of XFEM is to improve a standard finite element method
by enriching the discrete function spaces with additional basis functions in order to capture
functional discontinuities at the interface location. Thereby, strong discontinuities (jumps) and
weak discontinuities (jumps in the derivative) of a function inside an element can be considered.
Within the method, a discontinuity is normally represented by the zero level set of a continuous
scalar function. By doing so, the physical geometry is decoupled from the computational mesh.

In this article, we use an approach based on XFEM in combination with the level set method
to model and simulate the thermal aspects of keyhole-based welding processes for different ma-
terials. Neglecting the fluid dynamics of the process, we use an analytical model based on [21]
to determine the keyhole shape in subject to material and laser parameters. Once computed,
this (fixed) keyhole geometry, represented by the zero level set of a signed distance function, is
moved along the material with the welding speed. To include solid-liquid phase transitions, the
Stefan problem with sharp interface is considered, which is also represented by the zero level set
of a (different) signed distance function. In contrast to the keyhole geometry, the solid-liquid
interface is only known at the initial time and its evolution described by the Stefan condition
is part of the solution. Based on the level set functions, local Heaviside enrichment is used to
enrich the function space for the temperature. As this enrichment generally allows jumps in a
function, we use Nitsche’s method [31] to introduce internal Dirichlet boundary conditions and
enforce continuity. By doing so, we follow a different approach compared to i.a. [2,9,24], who
successfully applied enriched finite element methods based on weak enrichments to the Stefan
problem in level set formulation.

This article is structured as follows: In Section 2, we define the governing equations and
boundary conditions for the thermal problem and the level set method which result in a coupled
problem. We consider the discretization of the subproblems independently, starting with the
thermal problem in Section 3, where we firstly discretize in time to get a series of stationary
problems so that we can define a weak formulation for each time step. The subsequent spatial
discretization using the extended finite element method is based on Nitsche’s approach [31]
to include weak internal Dirichlet boundaries [11] at the discontinuities (keyhole wall and the
solid-liquid interface). In Section 4, the model for computing the keyhole geometry is presented
and a level set function is constructed whose zero level set represents the keyhole shape. In
Section 5, the level set problem on a so-called narrow band is considered briefly. This section
includes deriving a weak and suitable discrete formulation and comments on a discrete interface
representation method as well as techniques to maintain the level set function. After giving
some details of the implementation in Section 6, numerical results for keyhole geometries and
melt pool shapes for different materials are presented in Section 7. A summary highlighting the
most important aspects of the article concludes this paper.

2. MODEL

Our modeling of a keyhole-based welding process focuses on the thermal aspects and is based
on the heat equation. While from a physical point of view, the locations and shapes of both,
keyhole and solid-liquid interface, are unknown and part of the solution, we assume that the
keyhole shape remains constant during the process and can be computed a priori by a given
model. Thus, only the solid-liquid interface given by the Stefan problem describing melting and
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solidification is unknown and part of the solution. For the computation of the keyhole geometry,
we adapt the approach presented in [21] and use an analytical model of the energy balance at
the keyhole wall to approximate the keyhole shape for a quasi-stationary situation, see Section
4. The derived keyhole geometry is then considered as internal (Dirichlet) boundary at which
evaporating temperature is assumed and its shape is translated with the laser motion velocity
V1, along the weld line. Due to this, the model omits (re-)vaporization effects and we assume
that no material actually leaves the domain due to vaporization effects and that no plasma or
the like arise. Hence, our modular approach consists of

(1) the heat equation with its boundary conditions and the corresponding interface condi-
tions for the keyhole-wall and the solid-liquid interface,

(2) the Stefan problem in level set formulation to describe solid-liquid phase transitions, and

(3) the level set method to represent the (fixed and a priori computed) keyhole geometry
and the solid-liquid interface.

Remark: Since the only request for the thermal problem is that we have a given keyhole geometry
on which a Dirichlet condition for the temperature can be applied, any known keyhole model
can be integrated into this approach.

2.1. Thermal problem. Let Q C R?, with 9Q polygonally, be a fixed domain consisting for
t € [to, ts] of the disjunct regions ; (t), Q2(¢) and Q3(t) that are separated by internal boundaries
I1(t) (the keyhole wall) and T's(t) (the solid-liquid interface), s.t. T (t) = Q1(¢) N Qa(t) and
Do (t) = Qo(t) N Q3(¢) and T1(¢) NTa(t) = 0. We assume that T;(¢), i = 1,2, is sharp and
sufficiently smooth for all ¢ € [t,ts] and introduce the normal vector 7;(¢, ) to I';(¢) pointing
from €; into Q;41.

The temperature field is given by u: Q x [tg,tf] — R with u
evolution is described by

ou
(2.1) pess =V (AVu) = £, in Qi() UQa(t) UQs(1), t € (to,ty),
in which we assume that the density p is constant in Q2 while the specific heat capacities ¢; and
the thermal conductivities A; are assumed as constant in each subdomain Q;(¢) and, therefore,
dependent on the time.
For the boundary 0Q =Tp UT'y UT'g with I'p NT'xy NT g = @, the following conditions are

given

Q = u;, ¢ € {1,2,3} and its

(2.2) U =4dgp, on FD X (to,th

(23) /\% = dJgnN, on FN X (to,tf],

(24) /\% = gR(u), on FR X (to,tf],
n

where 7 denotes the outer normal to 9. Thereby, the function gr(u) describes the thermal
transfer to the environment which we model as combination of Newton’s law of cooling and the
Stefan-Boltzmann law

(2.5) gr(w) = ge(u) + gr(u) = alug — u) + eo(uy —u?)
with « being the heat transfer coefficient, u, denoting the ambient temperature, o is the Stefan-
Boltzmann constant and € is the emissivity of the material. As before, the coefficients o and e
are assumed to be constant in each phase and, hence, are time-dependent.

At the keyhole wall I';(¢) and the solid-liquid phase boundary I's(t), we expect the so-called
isothermal interface conditions
(2.6) u(-,t) =up, onT'1(¢) and wu(-,t) =ur, on I's(t)

to hold for all times ¢ € [to,ts] with ur, being the evaporating temperature and up, being the
melting temperature, s.t. up, > ur,. As a result, it is

(2.7) u(-,t) > up, in Q4(t),

(2.8) ur, > u(-,t) > ur, in Q(2),

(2.9) and  u(-,t) <ur, in Q3(t).
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Initially, the temperature distribution on €4 (tg) U Qa(tg) U Q3(to) is given by

(210) ’u(',to) = U

and

(2.11) Ti(to) ={x € Q : u(xe,to) =ur, }
(2.12) Fg(to) = {3’) e : u(:c,to) = ’qu}.

2.2. The level set method. For the representation of both internal boundaries, the level set
method [1,39] is used. Thus, the location of an arbitrary sharp interface I' is given by the zero
level set of a continuous function ¢: Q x [to,tf] = R, i.e.

I'(t)={xeQ: ¢(x,t) =0}, tEe€ to,ts].

Given the initial value @o(-) = ¢(-,to) with zero level set Ty = I'(o) and boundary conditions on
the inflow boundary 9Q;, := {@ € 9Q : V(x,t) - fi(z) <0, t € [to,tf]} defined by a continuous
function @in: 0, X [to,tf] = R, the evolution of the level set function ¢ and consequently of
the interface I' in time can be described by the problem

o0
a—f+v-v4p=0 in Q x [to, /],

(2.13) o(-,to) = o in €,

@(,t) = pin(t) on 0%, X [to, 5],

where V = 17(.@, t) is a sufficiently smooth velocity field. While the choice of ¢ can be (almost)
arbitrary, from a numerical point of view it is advantageous to use a so called signed distance
function, i.e.

_ilélriﬁ) le—&|,, ifaxei(t)
):

' —&|,, ifxeQ(t)’
irgrlg)llw Ty, if e Qa(t)

which satisfies |[Vy| = 1.

Relating to our situation, we introduce two level set functions @1, w2 € C1(Q2 x (to,ts)) N
C%(Q x [to,tf]) and define I'y as zero level set of 1 and 'y as zero level set of 2. However,
since we assume that the motion of the keyhole geometry is prescribed meaning that ¢1(x,t)
and I';(t) are known for all ¢ € [ty,ts], we only have to solve problem (2.13) for ¢o which is a
priori unknown and part of the solution. For this purpose, we introduce the Stefan condition [37]

(214) [[AVu . ’ﬁ:zﬂ = pLVFz . ’ﬁ:z on PQ,

with [-] denoting the jump that is defined for a function ¢ by [¢] = é|q, — ¢|q, and L denoting
the material’s latent heat. The Stefan condition describes the movement of the interface I's(t)
in time in terms of its normal velocity Vr, - 2 and couples the heat equation with the level set
problem.

2.3. Coupled problem. Assuming that the level set function 1 € C1(Q x (to, 7)) N CO( x
[to,tf]), and hence, the keyhole geometry I'i(t), is a priori known or can be determined by
some approach independently from the thermal problem for ¢ € [to,ty], our coupled model for a
keyhole-based laser welding process reads:

Find the solid-liquid interface ¢o € C1(Q x (to,ts)) N CO(Q X [to,t¢]) and the temperature
distribution « which is sufficiently smooth, i.e. u € C%(Q x [to,tf]), u(:,t)a, € C*(%(t)) and
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Opu(-,t) € CO(Q1(t) UQa(t) UQs(t)) for t € [to,ts] such that

ou ) 3
(2.15a) o~V (V) = f in (J_ @), te (toty),
(2.15b) u=gp onI'p x (to, 1],
(2.15C) )\% =JgnN on FN X (to,tf],
ou
(2.15d) )\% = gr(u) on I'g x (to, tr],
(2.15€) u(+,t) = up, on I'y (t),
(2.15f) u(-,t) = up, on I's (1),
. 3
(2.15g) u(-,to) = ug in | J_ Qit),
(2.16) [\Vu - fis] = pLVp, - i on Ty (),
Opa = _ .

(2.17a) a5 +Vr, Vs =0 in Q x [to,ts],
(217b) (,02(',750) = ('02,0 iIl Q,
(2.17¢) w2(-,t) = 2.in(t) on 9y X [to, tf],

for given sufficiently smooth data gp, gn, gr o, ur,, ur,, ¥2,0, and 2 iy.

3. DISCRETIZATION OF THE THERMAL PROBLEM

First of all, we introduce the thermal diffusivity x; = p?m’ 1 =1,2,3, and scale the equations
and boundary conditions accordingly so that there is no coefficient operating on the time derivate.
The resulting scaled functions are indicated by the symbol ~. We discretize the thermal problem
using Rothe’s method that means we approximate the (sufficiently smooth) time derivative by
a finite difference approximation and transform the problem into a sequence of quasi-stationary
problems. These problems can then be formulated variationally and discretized in space by using

the eXtended finite element method in combination with Nitsche’s approach [31].

3.1. Discretization in time. Discretizing the time interval [to,t;] by Ny + 1 time steps into
t, = to + nAt, n = 0,..., Ny, where At denotes the time step size, we apply the implicit
Euler time discretization to the thermal problem which then reads: For n =0,..., Ny — 1, find
u™ ™ ~ u(-,t,41) such that

un—i—l n+1 n+1 rm+1 un . 3
(3.1) N V- (RTHIVeT) = Ar n Ui:l Qi(tn+1),
(3.2) ym = gg+17 on I'p(tni1),
Ount!
(3.3) /‘?HHW =gn on I'n(tnt1),
(3 4) n+16uin+1 _ —n—i—l( n+1) ol (t )
. aﬁ - gR u 5 O R\tn+1),
(3.5) u"t = up,, on I'y (tn41),
(3.6) " = ur,, on Iy (tn41)-

The non-linear term u(t)* in gg(u), cf. (2.5), can be linearized in time using the Taylor
approximation. It is

Ou(t,)?
Ou(ty,)
= u(tn)* + du(t,)? (utngr) — u(ty))
= —3u(tn)* + 4u(tn) u(t,i1)

wltnrn)* = ultn)* + (ultnsr) = ulta)) + Oultuir) - ult,))®

(3.7)
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Using this, gr(u) can be split it into an explicit part

(3.8) o (u(ty,)) = @ u(t,) + e lout + 3u(t,)!

and an implicit part
(3.9) Fi P (u(tn1)) = —a" M u(tnr) — 46 ou(ty) u(tn )

and the latter will be shifted to the left-hand-side of equation (3.4).

For a fixed n € {0,..., N; — 1}, we use the notation £ = ﬁ and obviate the time dependency
by setting €; := Q;(tni1), i = 1,2,3, u := u™*!, etcetera. After summarizing the right-hand-
side in (3.1) by f and splitting g’é"’l(u”‘*‘l) in an explicit and implicit part, we end up with the
stationary problem

. 3
(3.10) tu—V-(kVu) = f, in U_i1 Q,
(3.11) u=gp, onI'p,
0
(3.12) na—%‘ . on Iy,
du im —ex
(3.13) Ko~ Tp Pliy) = ngl7 on g,
(3.14) u = up,, on I'y,
(3.15) u = up,, on Ds.

whose solution represents an approximation of the temperature distribution for each time step.

3.2. Weak formulation. In order to solve the given problem using the extended finite element
method, we introduce the affine space

H! (Uf_l Q) = {veLy(Q) : v

where each element v € H, ng (U?Zl Qi) can be restricted onto a subdomain €2; denoted by

Q; EHI (Qi)vi:172737 U|FD :gD}a

v, =V

@, While we choose the general setting with gp as Dirichlet boundary condition (in

trace sense), setting gp = 0 leads to the more familiar Hilbert space H} (Ule QZ> which will
be used in (3.19). For functions u,v € H} (U?:l QZ) C H! (U?Z1 Ql-), we define

(3.16) (u, v)Hl( 0 )= (u, ) 510y + (U, 0) 51(0,) + (U, V) 1 (0y)
with
(317) (uiavi)Hl(Qi) = / Vuinida;, 1= 1,2,3.

i

By using this definition and the L?-norm we end up with the norm

/
(3.18) (FZ2 + 1 B ay) = Hlms,

and define the corresponding Hilbert space

3
(319) Vo = {U € H& (Uizl Qz) : 1}|Fj =0,5= 1,2}

and the affine space

3
(3.20) Vr = {v €H,, <Ui_1 Qi> sl =ur;, § = 1,2}

where the interface conditions are introduced in a trace sense, as before. A weak formulation
of the problem (3.10) is then given by: For &,k € L>(), f € L*(Q2), gnv € L*(T'y) and
g};ﬂpl(u), g;xpl € L*(Tg) find u € V1 s.t.
_ (~impl
(3.21) (€, v) (2, 0) F (ﬁju Vg, e) ~ @k (W), U)Lzl(rm
= (f,v)r2) + @GN, 0)2n) + (G55 0)L2(0R)
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for all v € V4.

3.3. Discretization in space using Nitsche’s method. Let {Sp,},~¢ be a family of shape reg-
ular triangulations consisting of tetrahedrons and h is the maximum diameter h = maxges, diam(S).
Furthermore, let €, 5, ¢ = 1,2, 3, be the discrete counterparts of ; separated by (at this point
arbitrary) approximations I'j 5, j = 1,2, of T and S; := SN Q; ;, the part of S in Q; j,.

As the interfaces I';j are not explicitly considered as facets within the triangulation, the
conditions v|p, , = ur, and v|r,, = ur, cannot be included into the discrete function space in
the same way as the outer Dirichlet condition on I'p. Thus, we introduce for & € N the function
spaces

3
(322) ViﬁgD = {’U S Hng <U11 Qi,h) ;€ CO(Qi,h), U|S,¢ S ]P)k, S e Sh}
and
3
(3.23) Vik = {v € H! <U,_1 Qh) s, € CV(Qun), vls, EPR, S € Sh} ,

where the restriction v; of a function v has to be continuous on €2; 5, ¢ = 1,2,3, but not on
Qp = Q1,UQs 5, U3 g, and add the interface conditions weakly to the problem using Nitsche’s
method [31].

Following [11], the discrete formulation of (3.10) is given by: Find u) € V}ﬁgD s.t.

(3.24) a(un,vy) + ijl ai(un,vp) = L(vp) + 2;1 Li(vn)

for all vy, € Viﬁo. The bilinear forms and linear forms are defined as

(3.25) alup,vp) = / (Eupvpd + kNVupVuy) de — / g (u)vyds
U, Qin Tr,n
ai(up,vp) = — / k1Vuy p - iy pv1,pde — / k1Vy g, - 1i1 pug pde
(3 26) T'in T'in

+ / U1 p 1 pdc
T'in

as(up,vp) =/ kaVug p, 'ﬁl,hvz,hdc+/ ko Vg p, - i1 U2 pdc
Tin r

(3.27) o
+/ Hug pv2 pdc
Tin
az(up,vp) = — / ko Vg p, - Tz pv2 pdc — / kaVvg j, - g puo pde
(3 28) T2 n T2 n
+/ M2 pv2 pdc
T2 n
aq(up, vp) :/ k3Vus p, - T2 pv3 pdc +/ k3Vus p, - Tl pus pdc
(3 29) T3 n T3 n
+/ pug pv3 pdc
Tz
(3.30) L(vp) :/ fvhda:—i—/ nghds+/ g?plvhds
2 L QU T'non Tr,n
(3.31) Li(vy) = —/ k1Vuyp - ﬁ1,hurldc+/ pur, vy, pde
Fl,h, Fl,h

(3.32) Lo (vn) =/ H2VU2,h'ﬁ1,hurldC+/ pur, va pde
Tin Tin



8 M. JAHN AND J. MONTALVO-URQUIZO

(3.33) Ls(vp,) = */ kaVvg p - Tig pur,de +/ pur, v pdc,
F2)h T

2,h

(3.34) La(vn) =/ H3VU3,h'ﬁ2,hur2dC+/ pur,v3 pde

Tan T2 n
where 0 < o € R is a stability parameter which has to be chosen large enough and can be derived
analytically for some situations [11]. In contrast to the continuous situation, it is not trivial to
show that the sum of all bilinear forms is coercive. In fact, this property depends heavily on the
choice of the stability parameter pu. In this paper, we do not investigate this issue further but
assume that there is a unique solution of problem (3.24) for a proper choice of p.

3.4. XFEM representation of the function space. Within the extended finite element
method a function is represented by a standard and an enriched part. Since the enrichment is
usually locally restricted, only a minor subset of elements needs special attention while most of
the simplices and degrees of freedom can be considered just as in the standard finite element
context. Hence, the computational additional costs are low and the assembled matrices and
vectors are still sparse.

Using a Heaviside enrichment, cf. i.a. [12,27,30], uj, € Vh’“, is given by

(3.35) up = Z uv; + Z Gy, Hyv; + Z g ; Hav;
iEN i€Ny i€N>2
with basis functions v;, ¢ € N, of the to (3.22) associated standard Lagrangian function space

Vi = {vy € C(Q,) : vnls € Pr, VS € S} and corresponding coefficients u;. The index sets of
enriched basis functions Nj, j = 1,2, are defined by

(3.36) Nj:={i € N : measy(T';;, Nsupp(v;)) > 0, v; € VF},
U1,; and Ug; are the enriched coefficients, and

1, f € Q; .
(3.37) Hj(x) = EETIL =12,

0, else

are the Heaviside functions. The advantage of using this type of enrichment, is its flexibility
as it can be used for problems with strong and weak discontinuities by adding corresponding
conditions using Nitsche’s technique.

Remark: Although using curved intersection segments and the corresponding adaption of the
quadrature rules is possible as shown in [8], kK = 1 is chosen as polynomial degree in this paper.
Thus, the interfaces I'j; are linear approximations of I'; and, consequently, the intersecting
segments S; are linear as well.

4. KEYHOLE MODEL

As mentioned earlier, any known keyhole model can be used in this approach since we (only)
assume that the keyhole geometry can be computed a priori based on the material and laser
parameters. Here, we adapt the approach of [21] and compute the keyhole geometry using an
analytical approach which is based on considering the heat balance at the keyhole wall. For
given material and laser parameters, the heat conduction is then approximated by a moving line
source [7,36] and the local inclination angle yielding the keyhole geometry is computed using a
point-by-point scheme that compares absorbed power and conduction losses.

4.1. Laser model. Firstly, we introduce a Cartesian coordinate system (Z,y, z), where & is the
welding direction and -z is the laser beam direction, and the corresponding cylindrical coordinate
system (r, ¢, z). After substituting the Z-coordinate by x = & — VL(t —tg) for a constant velocity
Vi, in x-direction, we end up with a quasi-stationary situation in a coordinate system related to
the laser position.

There might be different modes to distribute the intensity profile forming the laser beam and,
for this reason, we consider here the two most common ones used in the welding production,
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i.e. a constant intensity profile and a Gaussian-like distributed intensity profile. The intensity

maximum I is defined by

2P,
(4.1) Iy = 5=
T

with P, denoting the laser power and 7 is the laser beam radius in focus height zy which
depends, among others, on the wave length of the laser beam. Using this, the intensity profile
is given as

2
I (Tr(f‘;)) - exp (— TQ(T;)Q )7 Gaussian-like distribution,
(4.2) I (r,¢,2) = f f

2
Iy | Lo , constant distribution,
re(2)

where 7¢(2) is the current laser beam width

(4.3) re(2) = 1o (1 + (’zj‘))z)

depending on the Rayleigh length zgay.

4.2. Heat conduction at the keyhole wall. To approximate the heat conduction at the
keyhole wall, we use an analytic approach based on a moving line source [7,36], whose power
per unit depth P’ and location 2™5(2) depend on z € Q. Due to the latter, we have a different
coordinate system (TAmHS(z)7(ngHS(2),Z) for every z € Q with origin £"5(z). To simplify the
notation in this section, we shortly write (7, b, z) 1= (Pgus .y, (&mHS(z), z) and keep in mind that
all * coordinates depend on xM5(z) and, especially, on z.

Using the moving line heat source model and the introduced notation, the temperature field
u(&,t) for a quasi-stationary situation with dyu = 0 in a semi-infinite work-piece is given by

S0

(4.4) w(F, §,2) = ug + %ﬁi’z) - Ko(Pe'?) exp (—Pe’f cos(é))
with Ko(&) being the modified Bessel function of second kind and zeroth order, and Pe’ is the
modified Peclet number

VL,DC VL
/ J— —
(4.5) Pe' = oy = 2’

cf. [7,21]. Since evaporating temperature up, has to be reached for all points (f,qg,z) at the
keyhole wall, we can transform (4.4) to get a formula to compute the value of the heat source
P'(#, ¢, z) which is then given by

(4.6) P'(#,¢,2) = (ur, — uq) .27T/\K0(Pe o) exp (Pe’f cos(ng)) )

In general, thermal conduction can be described by Fourier’s law. Assuming that heat propa-

gates isotropic which means that the isothermal surfaces are concentric spheres, we neglect heat
flux in z-direction and consider the heat flow only in radial direction, i.e.

(4.7 i(7, ¢, 2) = —AVu ~ —\dsu.
Substituting u with (4.4) and differentiating leads to
. au
Q(Ta ¢’ Z) - 87‘
(4.8) __ P(.é.2)

__pe/ {KO(Pe”ﬁ) cos d + K (Pe'7)]
27 exp (Pe’ 7 CcOs QS)
with K 1(2) as modified Bessel function of second kind and first order. With (4.6) as value for
P'(#,¢,2) to reach evaporating temperature at the keyhole wall, the heat flow at the keyhole
wall is

(49) 0 (7,802) = (ur, — ua) AP’ (cosd4 30T
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=

e

F1GURE 4.1. Keyhole half-geometry with the lines defining its front-back form
(long dashes) and its side form (short dashes).

Remark: To further simplify the notation, we introduce the transformation function ¢ (x) :=
Y(x; 215(2)) = ¥(r, ¢, z; £15(2)) which converts coordinates (r, ¢, z) in the standard coordinate

system to coordinates (7,¢,z) in the heat source’s coordinate system with origin in z"5(z),
z € (.

4.3. Location of the heat source. As pointed out before, equation (4.9) is derived assuming
that for every z € Q) there is a moving line source with energy P’ by which evaporating tempera-
ture can be obtained at the keyhole wall in this z-layer. It is important to note that the location
of the heat source £'5(2) depend on z € Q and, especially, does not align with the (fixed) laser
position.

Given the coordinates z{ = (21,0, 2;) = (v}, ¢!, 2;) and & = (27,0, z;) = (v}, ¢}, 2;) in the laser
coordinate system, we can approximate the position m?s using an explicit scheme that is based
on the distance between front and rear keyhole wall at layer z;. These coordinates correspond
to the lines depicted in the front, back and side of the keyhole geometry from Figure 4.1. More
precisely, we have to compute x5 = (21150, 2;) = (715918 2;) s.t. the following equation
holds:

(4.10) 0= ur, —ur, = u(@!) — u(@}) = ula! — 2!') - u(a} - ')

which, with (4.4), can be simplified to
0= Ko(Pe'(rf — riHJrsl) exp(—Pé'(rf — %))

1 = Ko(Pe!(r] — 11%%)) exp(Pe/ (1} — 1119,

The function in equation (4.11) has a singularity only at the origin and can be solved to find
rgrsl. This can be numerically well approximated by a bisection method and, once the heat
source’s location is found, we can define the transformation function ¢ (x) and evaluate (4.9)

not in (r, ¢, z) but in (7, o, z) for the next z-layer.

4.4. Computation scheme for the keyhole geometry. For computing the keyhole geometry,
the local heat losses at the keyhole wall are compared to the locally absorbed intensity yielding
the relation

(4.12) tan (0(7“,(/),2)) _ Qv(w(ra¢7z)) _ Qv(w(ra¢7z)) _ Qv("ﬁa(A Z))

OéfrI(ra ¢,Z) Ia(ragbaz) Ia(ra ¢),2)
for the local inclination angle 6, with ag denoting the Fresnel absorption. Please note that
thereby we neglect the dependency of the absorption rate on the angle of incidence but use a
constant (mean) Fresnel absorption coefficient.
While (4.12) is an implicit equation and, in principle, allows for a point-wise computation of
the entire keyhole geometry, we only use it to determine the front, rear and side wall. Moreover,
we consider the equation explicitly by approximating the values on the right-hand-side using
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FIGURE 4.2. Discrete iteration to compute the Keyhole shape. Left: Side view
for computing the front and rear keyhole wall. Right: Front view for computing
the side view.

the preciously computed value of 8. With this, the explicit point-by-point scheme illustrated in
Figure 4.2 is as follows:

(1) Given the keyhole wall points z{, x} and x$ at the keyhole front, rear and side wall, we
firstly compute the location of the heat source ! by solving (4.10).

(2) With this, we evaluate ¢,(¢)(x;)) and I(x;) to compute 0(x;) via relation (4.12) and
determine the next keyhole wall points at the front and rear, !, |, @f,, (in the z-z-
plane of the laser’s coordinate system) by

rig1 =1 — Az tan(0(x;)),

(4.13) Git1 =i =

0, at front wall,
¢i =
w, at rear wall,

Zit1 = z; — Az,
respectively
Tip1 = x; — Aztan(0(x;)),
(4.14) Yit1 =¥ =0,
zir1 = 2z; — Az.

(3) Finally, the next point at the keyhole side wall, which is symmetrical to the z-z-plane,
is computed by

Li+1 = 1‘?8;
(415) Yi+1 = Yi — Az tan(@(aci)),

Zi+l = %j — Az.

Thereby, it is important to note that the x-coordinate of the side wall always aligns with
the z-coordinate of the heat source.

The full keyhole geometry is then approximated by defining ellipses for every z;, using the
front and rear wall points as semi-major axes and the side wall points as semi-minor axes in a
secondary step. We will elaborate this approach further in Section 4.6.

4.5. Multiple reflections. The existence of multi reflections is an essential phenomenon of the
laser welding process, as it is responsible for a large amount of energy absorbed into the material
pieces. For metallic components, it is known that these reflections can take an absorption factor
of around 30% and increase it to values around 80% of the total laser beam energy.

In our formulations, we denoted the intensity in (4.12) by I rather than I, because we have
to consider that only a portion of the incident laser beam’s intensity I, gets directly absorbed
into the material. The remaining intensity (1 — o)1y, is reflected and (partly) absorbed multiple
times within the keyhole causing an overall absorption of up to 80%.

Our computation of the keyhole geometry uses the front, rear and side keyhole walls by a
(downwards orientated) point-by-point scheme. Due to this descending computation scheme,
we only consider the influence of multi reflections in the negative z-direction, meaning that the
impact of a reflection on a previously computed point at the keyhole wall is neglected. Therefore,
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FIGURE 4.3. Scheme for computing the reflection angle for reflected rays.

we can assume that there is no incoming reflection that has to be considered in the computation
method for the first m > 0 points.

Our approach to consider multi reflections within the computation method for a given point
x; = (14, ¢:,2:), with ¢; € {0, 5,7} at a keyhole wall with ¢ < m consists on performing the
following steps:

(1) Compute the inclination angle 6(x;1+1) = 0(rs, ¢, z;) by taking (only) Ir,(r;, ¢, 2;) into
account and then define x; 1 according to the scheme presented in Section 4.4.

(2) Determine the reflected intensity I,.(x;) = (1 — ag)Ir(;) as well as the reflection angle
d(x;) = § — 20(x;) relative to the horizontal axis, cf. Figure 4.3.

(3) Introduce a linear function f;(r, z) = z; — tan(d;)(r + ;) to compute the point of impact
of the reflected intensity at the keyhole wall.

For a point x; with j > m the previously described method is adapted to consider multi
reflections starting by the following steps:

(i) Compute a tentative inclination angle 6(x;.1) = 0(r;, ¢;, z;) by taking (only) Ir,(r;, ¢;, 2;)
into account and then define a tentative point ;1.

(ii) Evaluate all functions f;, ¢ = 0,...,j — 1, at (7;,2;) to find the closest points of impact
(Tig, Zip) and (r;,, z;,) forming an interval which contains (7}, z;).

(iii) Compute the reflected intensity I,(7;,z;) (acting in —z-direction) by interpolating the
“cosinus parts” of the corresponding intensities I;, and I;,

(iv) Define the total intensity at (7;,z;) by I(rj, ¢;j,2;) = IL(r;, ¢;,25) + L.(F;, $;,2;) and
continue with step (1) of the previous scheme using this intensity.

Note that the functions f; are independent of the angle ¢; since a reflection occurs always in
normal direction. In our case that means that if an intensity is reflected at the front keyhole
wall, it has only an impact of at the rear keyhole wall and vice versa. This is also true for the
keyhole side walls. As we only consider these four points, we can model multi reflections without
implementing a numerically expensive ray tracing algorithm.

4.6. Level set representation of the keyhole geometry. The discrete points at the front,
rear and side keyhole wall computed by (4.12) can be used to construct a level set function whose
zero level set represents the whole keyhole geometry. Let xf = (21,0, 2;), @ = (21,0, 2;) and
mil = (xi’yzsa Zz) - (l.iHsvy?, Z’L) resp. :13? = (‘T§7 7yf, Z’L) = (‘T?S7 7yz$a Zi)a 1= ]-7 RS Ma be the
coordinates of the points at the front, rear and side keyhole wall. For every depth layer z;, we
approximate the keyhole shape by two half-ellipses using the front and rear keyhole wall points
as semi-major axes and the side keyhole wall points as semi-minor axes, see Figure 4.4.

By doing this, the half-ellipse connecting x!, ' and x$* is given by

(4.16) v = () — Y (o a2

;)

N

—~

and the half-ellipse connecting @}, =;* and x}* is given by

(4.17) v =) - (f; (z — ).

—~
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FIGURE 4.4. Keyhole wall approximated at a fixed depth and with a heat source
location (z%,0) in both coordinate systems.

Based on this equations, we introduce the level set functions
Sol\zi (w) = SD($7 Y, ZZ)
s)2
(4.18) V2 = )2 - B (@ —a9)?),  foro =2
SO - - Eh @), forw <ol

which are signed distance functions whose zero level sets Fl\zi represents the (2D) keyhole wall
for each depth layer z;, ¢ = 1,..., M in the x-y plane. In the vertical direction, the different
ellipses (or equivalently the level set functions) are linearly interpolated between the z-layers
to obtain a continuous function ¢; whose zero level set I'; defines the 3D keyhole geometry.
Thereby, 1 has to be extended for z < zp; in an arbitrarily but continuous way. For problem
(2.15), the keyhole geometry is considered as constant and moves along the welding line at the
given welding speed Vi,. Hence, our sharp interface between keyhole and molten area is given by

)

(4.19) Iy (t) = {z € Q] (a: (- to)V'L) € T1(to), t € [to, t4]}-

Remark: While in a first step, the discrete keyhole I', is computed using a very small step size
Az for a high precision approximation of the keyhole shape and depth, the level set function
1 and the corresponding zero level set I'; are constructed using only a subset of keyhole wall
coordinates which contains only about 10% of the previously computed points including the first
and the last one. This does not represent any remarkable reduction in precision, as the interfaces
are in the end linearly interpolated during the XFEM enrichment of elements.

5. DISCRETIZATION OF THE LEVEL SET PROBLEM

In contrast to the keyhole wall I'y, whose shape and motion is a priori given by the keyhole
model and the process and material parameters for the entire process, the movement of the
solid-liquid interface I'y unknown and part of the solution. We use the level set method as
representation technique so that the evolution of I's can be described by the level set problem
(2.17). As this is identical with our approach for tackling the two-phase Stefan problem [18], we
refer to this paper and only cite the most important aspects here.

We introduce a weak formulation of (2.17) which discretized using the method of lines, i.e.
we firstly discretize the problem in space and then in time. Since the level set function may
degenerate, we present maintaining methods to preserve the signed distance property and the
volume. For efficiency, the level set problem is not considered on the whole domain 2 but on
a so-called narrow band around the interface I's . Therefore, we adapt the formulation and
consider the modified transport equation

D2

(51) W + C(SDQ)‘_/'FQ : VQOQ =0 inQx [thth



14 M. JAHN AND J. MONTALVO-URQUIZO

instead, where ((p2) is some cut-off function specified later. This reformulation is necessary
since the solution of the original transport problem often exhibits oscillations at the boundary
OQnp of the narrow band, as shown in [20].

5.1. Weak formulation. Now, we define the time dependent function space
(5'2) WLPD (t) = {’U € LQ(Q) : VFz('7t) Vv e LQ(Q) /\U‘Bﬂin(nt) = (PD(',t)}7

multiply the transport equation with an v € L?(Q), and integrate over { so that we end up with
the weak formulation: For t € (to,t¢) and ((¢2) € C(Q) find @a(-,t) € W, (t) with % € L*(Q)
s.t. (,02(',750) = ¥20 and

0 _
(53) (é?’v) + (C(<)02)VF2 : V()OQaU)L? = 07 Y € LQ(Q)7 te [to,tf]
2

5.2. Discretization in space. For the triangulations {Sy}r>0 we introduce the standard La-
grangian finite element space

(5.4) W;ZL = {Uh S C(Qh) : ’Uh|5 e P, VS e Sh},
and define for [to,ts] the affine space

Wi op(t) = {vn € C(Q) :vnls € P, VS € S,

(5.5) v(z) = ¢p(x,t), V& € Oy n(t)},

with [ > 1, to consider functions with Dirichlet boundary conditions on the discrete influx
boundary 0%y 5 (t). Using these function spaces, (5.3) discretized in space reads: For t € [to, ]

find @o(-,t) € Wi, with Vp,(t) € L(Q) and 222 € L?() such that
) .
(56) Z (?i’h + Cth2 . VQDQJH’U}L) =0, VYo, € W;lL
SES), L2(S)

Thereby, the polynomial degree | = 2 is chosen for the finite-dimensional function space (5.5).
This is due to different reasons, cf. [15] and i.a. has the advantage that the degrees of freedom
coincide with the degrees of freedom of linear basis functions on a regularly refined mesh. This
will be used for characterizing the interface I's discretely and by the reinitialization technique.

Remark: Solving hyperbolic PDEs with standard finite element methods is known to be
possibly instable. This is why often additional terms acting as stabilization method [35] are
introduced. In our application however, there are no high velocities or big changes of Vs ;, so
that we can omit such terms.

Construction of the narrow band(s). The narrow band method is based on the assumption that
the given discrete level set function 9 5, is an approximate signed distance function so that the
DOF values are be approximately equal to the exact distance from a vertex to the interface.
Using this, we define the inner narrow band by

(5.7) Ving = {v € V(Sh) & p2n(v) <},

with 75, = vh, v € ZT, and h = maxges, diam(S), and the outer narrow band by

(5.8) Vong = Ving U U U V(S)

veEVINB SEPL(v)

The outer narrow band thereby corresponds to all vertices of the inner narrow band set as well
as all vertices of the first neighbor patch of all simplices in the inner narrow band domain. With
these set, the corresponding domains Qng := {S € S : V(5) C Ving} and Qg = Qonp =
{5 €S8, : V(S) CVong} can be defined.
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Based on this, we define the discrete cut-off function ¢} as

Cul(p2,n) = Culp2,n(x, 1))

(5.9) 1 for [ n(a,t)] < Brn,
= 4 Culp2.n, Br.ns Bo,n)  for Brn < lezn(x,t)] < Bon,
0 for |¢2.n(x, 1) > Bo,n,
with
2 2 x,t) + -3
(5.10) G = (pan(@,t) — Bon)? p2,n(x,t) + Bo,n — 3Brn

(Bo,n — Br,n)?

which slowly decreases the influence of the advection term towards the boundary of Qing. The
parameters 3r,, = Brh and Bo., = Boh with 8; < fo < v divide the inner narrow band layer
into three sublayers in a form that the cutoff parameter is equal to 1 in the innermost layer,
tends to zero in the middle layer and is equal to zero in the outermost layer of the inner narrow
band. A viable choice for these parameters is for example 5; = 2, Bo =4, v =6.

5.3. Discretization in time. We discretize (5.6) in time using the so-called f#—scheme. Please
note that since the time discretization of the level set problem may differ in comparison to the
discretization described in Section 3.1, we now discretize the interval [to,tf] by N +1 time steps
tn =to+nAt, n=0,..., N, with At denoting the time step. Let 6 € [0, 1] be a parameter and
@5 1,(1) & p2(-,t,) be an approximation of the level set function ¢z at time ¢,, the completely
discretized level set problem then reads

A
(5.11) SES), ¢ L2(S)

=0, VYo, e€ W,?

nt+l_ n N —
(M + 9(}7;+1V1112+1 . V%Lf +(1—0)¢rvE - vwg’hvvh)

Therein, we treat (5.9) explicitly with respect to time by defining (' = ¢ (¢h ;) to avoid the
task of solving a non-linear equation. For doing so, the innermost narrow band layer width S;h
has to be chosen to be sufficiently large.

5.4. Representation of I';. While we used an arbitrary approximation I'yj of I'y for the
(formal) discretization of the thermal problem in Section 3, the XFEM representation is based
on the approximating I's linearly which results in planar intersection segments. Hence, we
use the representation technique of [15] which also provides a detailed investigation about the
approximation quality and the discretization error for this approach:

For t, = to+nAt,n =0,...,Ny, let Yy € W}% be the finite element approximation of the
level set function ¢ (-, t,) and fgh its zero level. We define the set of simplices containing f‘;h
by

(5.12) 82 (ty) = {S € S : measy(SNTY,) >0}

and introduce 8,1;/22 (t) as the set consisting of all simplices that are obtained, if the elements

in 8}1:2 are regularly refined. The finite element approximation ¢y, of ¢4 is then linearly in-
terpolated by I¢y ), using standard Lagrange interpolation on the patch of refined elements

S e 8}1:72(15”) and the discrete approximation of I'y is given by
(5.13) Iy, ={xeQ: Ips,(x)=0}.

5.5. Maintaining techniques. As mentioned earlier, it is not only beneficial to have a level
set function ¢, which is close to a signed distance function but mandatory for the narrow
band approach. Unfortunately, the signed distance property may be lost during the evolution
of the level set function in time due to various reasons, e.g. discretization errors, insufficient
approximation of the curvature and topological changes. Therefore, the level set function has
to be reinitialized. In our approach, we use a variant [15] of the Fast Marching Method (FMM)
[39], providing a signed distance approximation ¢, of ¢j. Since the FMM slightly distorts the
interface I'y ;, and, consequently, is not volume-preserving, a volume correction algorithm must
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be additionally applied. Both methods are described in detail in [18] and some more notes about
the idea and the technical implementation can be found in [15] and [17].

5.6. Construction of a velocity field. The evolution of the level set function o is driven
by the velocity Vr,. In regards to the Stefan problem, this velocity field Vi € (W,})d can be
computed using the Stefan condition (2.14), which discretely reads

(5.14) [AVup] - fian = pLV{Z fgn on Ty, ne{l,... N}

In our method, we compute ‘71‘2 in two steps: In the first step, equation (5.14) is used to compute
the velocity at the interface by either evaluating the gradient Vuj on 03, and Qf, directly
or by evaluating an approximation of the gradient based on a regression scheme using several
point evaluations [6]. This velocity is then extended to the whole narrow band in a second step,
making this approach very similar to the Fast Marching Method. We refer again to [18] for
details.

6. COMPUTATIONAL APPROACH AND SOME IMPLEMENTATION ASPECTS

For the numerical simulation of keyhole-based welding, we split the process into three sub-
problems by firstly distinguish between the problems “computing the keyhole geometry” and
“solving the coupled thermal problem” and then by decoupling heat equation and level set prob-
lem. While in the presented approach the computation of the keyhole geometry is based on
an analytical approach which is independent of the (remaining) sub-problems, the decoupling
of the thermal problem and the level set problem result in different aspects which have to be
considered within the numerical method.

6.1. Decoupling of the thermal problem. The thermal problem with given I';(¢) for ¢t €
[to,ts] consists of the sub-problems (2.15) and (2.17) which are coupled by the Stefan condition
(2.16). In this article, we use the same strategy as in our previous work [18] and decouple the
heat equation and the level set problem by solving both in succession: Given all data for ¢,,, we

(1) determine the interface’s normal velocity VF”ZH -71 and the velocity field VF"QH using the
approaches presented in Section 5.6,
(2) solve the level set problem (2.17) to obtain ¢} "' and the new interface Fg’zl,

(3) construct new XFEM function spaces and solve the thermal problem (2.15) for u*?.

Thereby, we use the implicit Euler scheme for time discretization in both subproblems. However,
due to the narrow band approach and the decoupling strategy, the time discretization of level set
problem and heat equation may still differ since we may need intermediate time steps as CFL
conditions arise.

6.2. CFL conditions. For the numerical solution of the thermal problem (2.15)-(2.17), two
different types of CFL conditions have to be considered. The first CFL condition is motivated
by the physical behavior of the material while the second and third CFL condition are technical
constraints which are introduced by the narrow band approach.

6.2.1. Physically motivated CFL condition. The first CFL condition is introduced by (2.7) which
includes that vapor and melt are separated by the isoline of the vaporization, just as the molten
and solid material are separated by the isoline of the melting temperature. For the simulation,
it follows that although keyhole wall I'; and solid-liquid interface I's are considered as zero level
sets of separate independent level set functions ¢; and g9, the model does not allows that I';
and I's intersect or touch each other, cf. Section 2.1. In fact, I's can only be defined outside the
keyhole where u < ur, so it is I's € ;.

Remark: While this condition can be easily met by choosing an arbitrarily small time step
size, one is interested in choosing a time step size which is close the largest possible step size
due to efficiency. Therefore, one can either compute the time step size for every step using the
previously determined values of welding speed Vw, interface velocity sz and minimum distance
between I'; and I's or define a reasonable value a priori and check every step regarding a violation
of the CFL condition.
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6.2.2. CFL conditions due to the narrow band approach. A consequence of the narrow band
approach is that one has to consider the following two CFL conditions:

e Since ¢ decreases the transport of the level set function everywhere but in the most
inner band, the velocity Vr, must not exceed a value which would make the interface
I’ 1, leave this region. Therefore, the CFL condition

AtH||V].112||2||Loo(QINB) <61,h’ Vn € {07""Nt}

must hold.

e For constructing Qﬁ\}"é C Q3np, we need 3 1, to be close to a signed distance function
on Q- If the velocity transporting the interface is too big, we may end up considering
the constant values £(vj + ¢) during the solution and reinitialization process. To avoid
this, the condition

(6.2) AVE 2l o sy < By Y0 € {0,..., N}

has to be respected.

Remark: A typical parameter choice includes S; > 1 so that (6.1) is automatically fulfilled, if
(6.2) holds, making this the limiting condition. Please also note that even though the method’s
description assumes the reinitialization procedure to be applied after every time step, it might be
better to apply reinitialization and update the narrow band after every m-th time step instead.
This results in a more restrictive CFL condition given by

(6.3) mAL||VE ol oo @s) < hs ¥R € {0,..., N}

6.3. Synchronization of time steps. As a consequence of the CFL conditions or the possible
use of different time discretization schemes for the thermal problem (2.15) and the level set
problem (2.17), the discrete time steps in both problems may not coincide. Since common time
steps are mandatory for our decoupling strategy to work, we have to explicitly synchronize the
time step sizes for the subproblems.

For this purpose, we define the time step size At of the thermal problem as so-called major
time step size and use the values t, = to + nAt with n € {0,...,N;}, cf. Section 3.1, as
synchronization points. The time step size At, used for the discretization of the level set
problem is then adjusted by introducing (potentially) non-equidistant intermediate time steps
tn,; so that both, the time step size At caused by a different time discretization scheme and
time step size Atcpr, to fulfill the CFL conditions, are respected. The described procedure is
illustrated in Figure 6.1

"Vt oo w, vt o
go”Lét w’LLét
At At
il P
uwrl7 ‘7n+1 Lp"+1 A~t un+17 ‘7n+1 <Pn+1 A~t

(a) Time stepping for different discretization

schemes

(b) Time stepping due to CFL conditions

FIGURE 6.1. Time stepping synchronization: Intermediate time steps for the
solution of the level set problem are synchronized with the time step size for the

thermal problem.
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Algorithm 1 Numerical approach to simulate laser-based keyhole welding using miXFEM and
the FEniCS framework

Require: Q, I'p, 'y, Tr, gp, gn, Sh, At, Bo, Br, 7, material/process parameters.
Ensure: uj, I'T ), T4, I2n, 03n, Vi, forn=0,...,Nr.

Initialization:

Compute keyhole geometry with the model presented in Section 4.4 and Section 4.5 and obtain
¢1,n and T'Y ), via (4.18).
Compute a temporary guess for 49 by solving the heat equation with F?,h as discontinuity for one
small time step At.
Construct ¢9 5, first defining ¢9 ;, = — (@) — ur,) so that I'y , corresponds to the melting temper-
ature and then performing a reinitialization step.
Compute u9 by solving the heat equation with F?’h and I's ; as discontinuities for one small time
step At
if narrow band method is used then

initialize Qing and Qong with @2 p.
end if

Time stepping:

forn=0,...,N;—1do
Compute the velocity field ‘71«"2 with one of the methods described in Section 5.6.
Check first CFL condition described in Section 6.2.1 and adapt At if necessary.
Assign t, = nAt (current simulation time) and <p;‘fh = Py p-
while ¢, < (n+ 1)At do
Assign largest allowed time step to Atcrr, such that CFL conditions (6.1) and
(6.3) are satisfied.
Compute time step for level set propagation At, = min{Atcrr, (n + 1)At —t,}.
Propagate level set function with 1713; to obtain an updated level set
function Lpg“’,j_m“”.
if reinitialization is necessary then
Replace cp;“”;At“’ by its reinitialized version.
if narrow band method is applied then
Update inner and outer narrow band regions Qing, Qons with the
reinitialized function gp;“":m”’.
end if ’
end if
Set t, = t, + Aty
end while
Set o)t = goéf’h.
Compute @71’,';1 by moving 7 ;, with Vi.

Update function spaces considering go{”[ll and 4,0;";1 as discontinuities, all boundaries resp. bound-

ary conditions and solve the heat equation (3.24) to get the new temperature approximation uZ’H.

end for

6.4. Implementation framework. The full numerical approach for the simulation of laser-
based keyhole welding including the Stefan problem in level set formulation is shown in pseudo
code in Alg. 1. This procedure is implemented using miXFEM and a level set toolbox, both
developed within our work group for the FEniCS framework. The resulting library allows for
the automated solution of problems involving arbitrary discontinuities which may evolve and
also intersect each other. The advantage of the automated approach is that the use can use a
high abstraction level to define the variational formulation of the problem at hand and use a
specifically developed compiler which generates the corresponding low-level C++ code.
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6.4.1. The FEniCS project. FEniCS is a collaborative project of researchers who develop tools
for automated scientific computing, especially in the field of finite element methods for the
solution of partial differential equations [25]. It consists of a collection of core components such
as

(1) the Unified Form Language UFL [4], which is a domain-specific language to specify finite
element discretizations of differential equations using variational formulations close to
the mathematical notation,

(2) the FEniCS Form Compiler FFC [23,32], which analyzes given UFL code and, in combi-
nation with Instant and FIAT [22], generates UFC [3] code for arbitrary finite elements
on simplices based on the variational forms specified in the UFL file,

(3) DOLFIN [26], the main problem solving environment and user interface whose function-
ality integrates the other FEniCS components and handles communication with external
libraries or toolboxes such as miXFEM.

6.4.2. muXFEM - an XFEM toolboz for FEniCS. FEniCS provides a lot of useful classes, struc-
tures and other utilities for the automated solution of PDE based problems with the conventional
finite element method. However, it has to be extended by new modules for considering non-
standard problems. In order to solve problems with arbitrary time-dependent discontinuities,
we developed an XFEM toolbox [16,19] partly based on the PUM toolbox [29,30].

For this to work, miXFEM adds features to the domain specific language UFL in order to define
enriched function spaces. Additionally a new syntax for integrals on arbitrary interfaces is intro-
duced. The UFL file is compiled using an extended FeniCS Form Compiler, which understands
and interprets the new features, to generate the corresponding C++ code. Based on this code,
the problems can be solved numerically using an extension of the DOLFIN library, implemented
in C+4. While some key features are presented in [19], a detailed technical description of all
features is given in [16].

6.4.3. Level set toolbox. Another extension to FEniCS used to solve problem (2.15)-(2.17) is a
level set toolbox, which is used to compute the evolution of the level set function resp. the
discontinuity. The toolbox consists of discretized weak formulations for different time stepping
schemes formulated in UFL and compiled with the FFC which are used by a C++ library. This
library provides an implementation of the presented Fast Marching Method and the volume
correction approach which can be used for various problems. A detailed description is given
n [17]. For efficiency, all computations can be performed on a narrow band mesh.

7. RESULTS

The presented model is used to simulate keyhole-based laser welding for the materials alu-
minum 3.2315, steel 1.0330 and steel 1.4301 whose material properties are given in Table 1'.
While we firstly comment on the effect of multi-reflections on the keyhole shape, the main as-
pect of this section is the comparison of experimental results and the simulation findings. For
this purpose, our cooperation partner the Bremer Institut fiir angewandte Strahltechnik (BIAS)
has performed experimental studies with varying parameters for the welding speed V1, and laser
power P, for each material so that we can compare the simulation outputs wit real experimental
results.

7.1. Simulation setup. For the simulation, we use an implicit Euler scheme for time discretiza-
tion and the polynomial degree k = 1 for the discrete space th so that the temperature is a
linear function. The time step size At € [5-107%s, 5.107%s] is computed during the run
time for each step by the evaluating the CFL condition (6.2). The mesh is consists of regions
with different element sizes where it is Apin = 4 - 1075 and hpax = 3 - 1073 to allow for a
sufficiently efficient computation with respect to all scenarios but is of course not fitted to the
internal boundaries I'y ;, and I'y j, at all. A section of the simulation output during the process
is exemplary shown in Figure 7.1 using the software ParaView [5]. In lack of better data, we
assume that the initial radii of the keyhole at the front, back and side are given by the laser spot
radius for all simulation runs.

When no value is known, we use for the steel the corresponding value of iron and for aluminum 3.2315 the
value of pure aluminum.
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TABLE 1. Material properties of steel 1.4301, steel 1.0330 and aluminum 3.2315
[13,33,38].

symbol 1.4301 1.0330 3.2315 description

ug 300 K 300 K 300 K initial temperature

Ug 300 K 300 K 300 K ambiance temperature

U, 1673 K 1700 K 933 K melting temperature

Uy 3000 K 3000 K 2800 K evaporation temperature

p 7900 kg/m® 7860 kg/m® 2700 kg/m?®  density

Cp 830 J/kg K 460 J/kg K 900 J/kg K  specific heat capacity

As 15 J/mK 60 J/mK 160 J/mK  thermal conductivity in solid

oy 35 J/mK 40 J/mK 110 J/mK  thermal conductivity in melt

L 276000 J/kg 276000 J/kg 386000 J/kg latent heat

oy 0.38 0.36 0.20 absorption coefficient

‘ \VAVAVAYaY/ \VAVAVAVAVAVAY,
NININININININININININININININININININININ
ININININININININININININ
LVAVAVAVAVAVAVAVAVAV&

PAVA YA VAN AV, 4)

FIGURE 7.1. Visualization of simulation results for steel 1.0330 with V, = 4
m/min and P, = 2000 W. Keyhole is indicated by the white line, solid-liquid
interface is visualized in yellow. The XFEM approach allows for considering
mesh independent discontinuities.

7.2. Effect of multi-reflection on the keyhole geometry. As described in Section 4.5,
only the portion ag of the intensity is absorbed when a ray impinge at the material while the
remaining part 1 — ay, is reflected. Hence, the important characteristic in keyhole-based laser
welding is the partial absorption of a multiple reflected laser ray at each wall contact. To point
out the impact of this effect, Figure 7.2 shows an example of the keyhole shape without and with
multi-reflections for the material steel 1.4301 with as = 0.38, V, = 4 m/min, and P, = 2000
W. In this example, it can be observed how the inclusion of multi reflections generates a keyhole
keeping the same width but getting at least twice the penetration length of the keyhole into the
material.

For simplicity, many publications that address welding processes neglect multi reflections.
Instead, the Fresnel absorption rate is chosen significantly higher in order to compensate their
impact. Using the same scenario as before, Figure 7.3 shows the keyhole shape with multi-
reflections compared to a situation with ag = 0.6 where no reflections are considered. This can
be done, but has a high risk of choosing a wrong scaling factor. Notice in the example of Figure
7.2 that the same penetration depth was obtained, but the geometric shapes differ, specially
in the lowest part of the keyhole. Furthermore, the scaling factor taken here to get the same
penetration depth was around 1.58, which is not straightforward to know and might only be
useful for this specific combination of material, laser configuration and process speed.
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FIGURE 7.2. Keyhole geometries without (top) and with multi-reflections (bot-
tom) for the material steel 1.4301 and the parameters ag = 0.38, V1, = 4 m/min,
and P, = 2000 W.

7.3. Keyhole-based laser welding for different materials. Now, we consider keyhole-based
laser welding for the materials steel 1.4301, steel 1.0330 and aluminum 3.2315. As mentioned,
the BIAS has performed several experiments for each material using different parameters for
the welding speed Vi, and laser power P;,. The experimental design is as visualized in the
introduction. In more detail, specimens of size 100 mm x 40 mm X 6 mm are welded by a
single-mode fiber laser IPG YLR-~1000SM with Gaussian beam profile that is applied to the
x — y plane of the metal sheets. In all experiments, no shielding gas is present.

The results of the experiments and simulation runs for each material and process parameter
configuration are given in the Table 2 for aluminum 3.3215, in Table 3 for steel 1.0330, and in
Table 4 for steel 1.4301. In these tables, it can be seen that the simulation always underestimates
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FIGURE 7.3. Keyhole geometries with multi-reflections for ag, = 0.38 (top) and
without multi-reflections but ag = 0.60 (bottom) for steel 1.4301 using the
parameters V1, = 4 m/min and P, = 2000 W.

the melt pool width while the measured and simulated melt pool depth coincides very well.
Comparing the experimental data to the numerical results, cf. Figure 7.4 for aluminum, Figure
7.5 for steel 1.0330, and Figure 7.6 for steel 1.4301, the smaller melt pool width in all simulation
runs is obviously a consequence of neglecting the melt dynamics in the model which would have a
significant influence in the upper part of the melt pool due to buoyancy forces. This assumption
is supported by the fact that the difference in the melt pool width decreases for increasing
welding speed.



USING XFEM FOR KEYHOLE-BASED WELDING PROCESSES 23

TABLE 2. Experimental data and numerical results for aluminum 3.2315.

P L

Zexp Wexp,0.5

Zsim Wsim

3000 W 5 m/min
3000 W 6 m/min

1.31 mm 2.22 mm
1.25 mm 1.66 mm

1.32 mm 1.75 mm
1.25 mm 1.67 mm

TABLE 3. Experimental data and numerical results for steel 1.0330.

PL VL Zexp Wexp,0.5 Zsim Wsim
2000 W 4 m/min | 1.45 mm 1.20 mm | 1.48 mm 1.00 mm
2000 W 5 m/min | 1.10 mm 1.11 mm | 1.27 mm 0.99 mm

(a) aluminum 3.2315, P, =
VL, = 5 m/min.

3000 W,

(b) aluminum 3.2315, P, = 3000 W, Vi, =

6 m/min.

FIGURE 7.4. Melt pool geometry: Experimental and numerical results for alu-

minum 3.2315.

BIAS; J. Volpp

(a) steel 1.0330, P, = 2000 W, Vi, =

4 m/min.

BIAS; J.Volpp

(b) steel 1.0330, P, = 2000 W, Vi, =

5 m/min.

FIGURE 7.5. Melt pool geometry: Experimental and numerical results for steel

1.0330.

TABLE 4. Experimental data and numerical results for steel 1.4301.

P \%3

Zexp Wexp

Zsim Wsim

2000 W 4 m/min
2000 W 5 m/min

1.53 mm 1.24 mm
1.21 mm 1.13 mm

1.45 mm 1.02 mm
1.26 mm 1.00 mm

8. CONCLUSION

In this article, an extended finite element approach for laser-based keyhole welding modeled by
heat equation with two internal boundaries has been presented. Using an analytical model based
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,.'.,

“BIAS; BIAS;

J. Volpp: -VJ.'VoI;i_pI
(a) steel 1.4301, (b) steel 1.4301,
P, = 2000 W, P, = 2000 W,
V&, = 4 m/min. VL, = 5 m/min.

FIGURE 7.6. Melt pool geometry: Experimental and numerical results for steel
1.4301.

on the energy balance at the keyhole wall, a computation scheme provided coordinates of points
at the front, rear and side keyhole wall. These points have been used to construct a section-wise
defined level set function whose zero level set represented the keyhole shape. The evolution of
the solid-liquid interface was computed by considering the two-phase Stefan problem in level
set formulation in the remaining domain outside the keyhole. Thereby, the thermal problem
and the transport equation are only coupled by the Stefan condition providing the interface’s
velocity so that an explicit decoupling strategy could be used where level set problem and heat
equation have been considered in succession. Moreover, this modeling allowed for discretizing
both subproblems using different methods. The numerical computation of the level set function’s
evolution is a standard problem and is here performed on a narrow band for efficiency. Since the
level set function tends to degenerate, not only SUPG stabilization but also reinitialization via
the fast marching method has been included in the numerical approach. In regards to the thermal
problem, a general concept of enriching the function space via local Heaviside enrichment was
used and the interface conditions at the keyhole wall and the solid-liquid interface have been
weakly imposed with Nitsche’s method. The discrete problem at hand was solved using miXFEM,
our XFEM toolbox for FEniCS. For validation, experimental data for keyhole-based laser welding
applied to the materials steel (1.4301, 1.0330) and aluminum (3.2315) are used, where the process
parameters welding speed VL and laser power Pp, are varied. The numerical results show a good
fit with the experimental data although a very simple keyhole model have been used which is
highly sensitive to the used material parameters. More important, the numerical approach is not
only very suitable for this kind of problem but also allows for an easy modeling and integration
of additional effects, e.g. fluid flow in the melt, as we will show in an upcoming publication.
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